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Background 
 

The safety of drinking water infrastructures is fundamental for economic, social and sanitary reasons, and 
should be guaranteed both during ordinary service and in case of emergencies. Besides verifying and preventing 
deterioration and ageing, the response of the system to extreme events should be also carefully analyzed. As a matter 
of fact, depending on the level of preparedness that water system authorities have adopted, the restoration of system 
functionality may require days, weeks, or even months. 

Water supply systems are vulnerable towards several hazardous events, which can be mainly classified as 
natural (such as earthquakes, hurricanes, volcanic eruptions, landslides, fires…) or anthropic (both intentional and 
accidental, such as pollution, operational mistakes, black-outs etc.). Referring to the potential consequences of such 
events on the system, physical damages consisting in breakage or malfunctioning of one or more elements of the 
network, should be distinguished from water contamination.  

A research activity is being developed by the Water Research Institute of the National Research Council 
(Istituto di Ricerca sulle Acque del Consiglio Nazionale delle Ricerche IRSA-CNR), supported by the Italian 
Department of Civil Protection (Dipartimento della Protezione Civile - DPC), with the aim of defining a strategic 
Decision Support System (DSS) for efficient and coherent decision-making in case of threats involving drinking 
water infrastructures. The DSS is based on Bayesian Belief Networks (BBNs), a semi-quantitative probabilistic tool 
particularly useful for managing emergency situations, characterized by time shortness and information uncertainty. 
It should be mainly used for detecting potential shortcomings of the system during emergencies, but also for helping 
water authorities in defining priorities of action, even with reference to ordinary management procedures. 

In the following, the methodological approach adopted is firstly presented, with specific reference to the main 
features of BBNs. Then, the structure of the methodology is described in synthesis. At last, the applicability of the 
tool is discussed, referring to a couple of real case studies developed with the cooperation of Acquedotto Pugliese 
S.p.A., an Italian water authority.  
 
Materials and methods 
 

Several risk-vulnerability assessment methods were proposed to investigate the behavior of water supply 
systems (see for example Rosén et al, 2007; Beuken et al., 2008; Hokstad et al., 2009), although there is a certain 
lack of operative procedures (Ezell, 2007). Within the framework of available risk management methods, BBNs are 
identified as effective tools, useful to build a DSS to help in decision processes and in supporting analysis of the 
consequences of operative choices (Cain, 2001). 
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A Bayesian network is a DAG (Directed Acyclic Graph) mainly consisting of three elements, namely 
“Nodes”, “Links” and “Conditional Probability Tables”. Nodes are basically the system variables, each one 
characterized by a set of possible states. Links define causal connections between nodes. When a node has no links 
from any other variable it is named “parent” and defines an input variable; the destination node of two or more links 
is termed “child” node. Conditional probability tables (CPTs), quantify the strength of a link through Bayes’ theory, 
and represent the probability of a child node being in a particular state, given the states of its parents. 

The most relevant technical features that make BBNs particularly useful for risk-vulnerability analysis 
(Aguilera et al., 2011) are the combination of qualitative and quantitative aspects, the possibility of reversal inference 
(from results to causes) and the easiness in getting the ranking of influencing factors, the strong learning ability, the 
combination of data with domain knowledge; the prediction accuracy even with rather small sample sizes. However, 
one of the main advantages in adopting BBNs in the water management field is the possibility of integrating different 
kinds of variables, and several categories of data, information and sources of knowledge. 

In the present activity, the knowledge of a group of local experts, both hydraulic structures designers and 
academics/researchers working in the field of water management, was collected, and represented a basis for model 
building. Semi-structured interviews were held individually, and aimed at eliciting a broad range of knowledge with 
a minimum number of interviews.  
 
Model description  
 

The proposed model is based on the definition of different BBNs for each subsystem of a typical drinking 
water infrastructure, with respect to the occurrences that may potentially affect its functionality. Structural, 
operational and environmental information are required for compiling the BBNs, and input data can be attributed 
through GIS functions, or directly inserted by the user. For this purpose, geographical databases as well as data 
provided by water authorities should be joined and integrated. 

Considering the typical structure of a drinking water infrastructure, the following subsystems were included in 
the vulnerability assessment procedure: a) Water source; b) Intake structures (Wells; Wellspring intake; Dams; River 
intake); c) Treatment plants; d) Water mains; e) Tanks and storages; f) Pumping stations; g) Control systems; h) 
Urban distribution networks. 

Two hazard classes were considered: a) Physical hazards, associated to the potential damage of infrastructural 
elements determining limitations on water quantity; b) Chemical, Biological, Radiological (CBR) hazards, connected 
with the possible contamination of the resource and consequent quality problems. 

The most influential variables for each sub-system, with respect to the hazard classes considered, were then 
detected, and their nature (continuous/discrete, deterministic/probabilistic) also determined at this point. Possible 
‘states’ of these variables were also identified. The graphical conceptual structure was developed at this stage, and 
the specific role of the variables as well as their reciprocal influence expressed through causal links. A qualitative 
judgment on the strength of correlations and dependencies between variables was proposed by experts and, when 
available, integrated with literature results.  

The structure of the model is mainly based on expert knowledge, and is therefore affected by a certain 
subjectivity. The procedures of formal network validation, as well as its calibration, mainly involving the values in 
CPTs, are fundamental for providing the system with an effective predictive capability. As a matter of fact, once 
outlined the structure of the model, feedback sessions were also held, involving experts, to ensure that the system had 
been correctly modeled. The development of real case studies also helped in verifying the applicability of the tool in 
case of specific occurrences, and the correctness of results. Sensitivity analysis helped in quantifying the specific role 
attributed to each input variable with respect to the target variable too. 

Basically, two BBNs (for physical and for CBR hazards respectively) were developed for each subsystem of a 
drinking water infrastructure, in order to define a complex probabilistic vulnerability assessment tool from source to 
tap. An integration between Netica™ software (used for developing BBNs) and GIS tools, for optimizing data 
transfer and management, was performed and a user-friendly interface is currently being developed. Such integration 
is particularly helpful with the aim of developing a dynamic vulnerability mapping tool, able to update information 
from regional databases and to provide a graphical localization of criticalities and weak points in the water supply 
system. 
 
Model application 
 

The model validation and calibration is being carried out, with the support of Italian DPC and the co-
operation of local water authorities. Particularly, there is a scientific agreement between IRSA-CNR and Acquedotto 
Pugliese S.p.A. (AQP S.p.A.), the local water authority in Puglia region. Different case studies were selected and are 
being analyzed in order to verify the efficiency of the proposed methodology. In the following, the results of two 
case studies are summarized.  

The first one refers to the Ofanto Aqueduct, one of the most important water mains in Puglia, highly 
conditioned by landslide phenomena. It has an overall length of approximately 100 km, and is designed for a 
maximum discharge of 6.5 mc/s. It is made of steel pipes having 2400 and 2000 mm diameter, 20 mm thickness and 
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16 m long bars. Several damages exist, mainly induced by landslides, and therefore maintenance activities are 
scheduled and real time monitoring procedures have been already introduced. 

The second case study refers to another fundamental drinking water infrastructure in Puglia, namely the 
‘Canale principale’. It is a gravity water main made of brick laid with cement mortar and designed for a discharge of 
6.5 mc/s. Its overall length is approximately 245 km with several segments in tunnels. Designed and built starting 
from the early 1900s, it is currently the most important drinking water infrastructure in Puglia, although several 
hazards (mainly a severe earthquake in 1980s) have threatened its functioning in different sections.  

Structural information provided by AQP S.p.A. as well as geographical and environmental data available 
through regional databases, were used to insert input variables. Infrastructural information were provided partially in 
digital form and partially as hard copy. Regional data were instead available in digital form, mainly through online 
Web GIS platforms, from local authorities and institutions.  

The main results of the case studies are summarized in the following Fig. 1, showing the probabilistic value 
associated with the state ‘high’ of the ‘breaking vulnerability’ variable.  

Conclusions were discussed with AQP S.p.A. technicians and model predictions were found to be coherent 
with the real damage situation. Furthermore, other ‘high vulnerability’ areas were detected through the model, and 
thus areas where further analyses should be addressed were identified. The situation of such areas was investigated in 
details and it was found that several of these sections experienced severe corrosion damages, and that the local 
influence of environmental conditions has been never carefully taken into account. 

 

 
 

Fig. 1. Results of the case studies 
 
Discussion 
 

The probabilistic vulnerability model briefly described in the present work, was developed in order to support 
decision-makers during emergencies associated with drinking water networks. Its implementation in real case studies 
revealed its usefulness and operative simplicity, as well as satisfactory predictive capabilities, although some 
practical difficulties and approximations emerged too. 

The first issue is connected to knowledge acquisition and information reliability. It is worth to remind that the 
adoption of a probabilistic tool such as BBNs is particularly helpful in order to avoid weighty detailed computations, 
that may reveal difficult in emergency conditions. Furthermore BBNs allow the integration of different sources of 
knowledge such as scientific and experiential, revealing particularly useful when fragmented or uncertain data are 
available. Nevertheless, such feature also constitutes a significant modeling challenge, since knowledge collection 
and structuring is quite difficult. The phase of data processing may reveal also complex, since data from different 
sources, available in different form (digital or hard copy), having different nature (numeric or linguistic) and 
different reliability should be combined and manipulated. It could be therefore useful to develop a preliminary phase 
of data collection and structuring, especially by local water authorities. 

The second issue to be considered is connected with the integration of the vulnerability analysis tool with an 
hydraulic model, able to support in the investigation of the effects of changes of water quality or quantity on the 
hydraulic regime of a network. An hydraulic modeling software, EPANET, was used accordingly. The introduction 
of such tool could reveal fundamental to model the potential effects of hazardous occurrences on hydraulic 
functionality, thus selecting the most suitable operative strategies. Feedback sessions held with both AQP S.p.A. and 
DPC technicians underlined the importance of developing a comprehensive DSS, integrating vulnerability, 
environmental and hydraulic considerations. A user-friendly interface is currently being developed, in order to 
simplify data transfer and processing through GIS, Netica™ and EPANET.  
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At last it is worth to notice that, despite the model was primarily developed as a DSS for emergency 
management, the interaction with technicians of local water authorities revealed another possible field of application. 
As a matter of fact the tool may be also used for optimizing repair/replace procedures and supporting technicians in 
scheduling ordinary maintenance, through the mapping of vulnerability and the definition of a hierarchy in 
operations and interventions needed. 
 
Concluding remarks 
 

The present work summarizes the first results of a research activity oriented to the definition of a probabilistic 
methodology for the vulnerability assessment of drinking water infrastructures under extreme events. The 
vulnerability model was developed through the adoption of BBNs. Such vulnerability model was integrated in a 
more comprehensive framework, including GIS tools and an hydraulic modeling software, in order to provide 
decision makers with and effective DSS. 

In case of extreme events determining a physical damage of the infrastructure or a water contamination, the 
model should be able to identify the elements of a water supply system that are most likely to fail or being damaged, 
thus originating limitations in drinking water quantity and/or dangerous quality changes. Hydraulic scenarios should 
be also modeled, in order to help in correctly selecting operative strategies. Actually, the methodology is being still 
tested through the co-operation of both researchers and water authorities. 
 
Keywords: Bayesian Belief Networks, Decision Support System, Drinking water infrastructure, Emergency management, 
vulnerability assessment 
 
Acknowledgements 
The authors are grateful to Italian Department of Civil Protection for funding this research activity and to Acquedotto Pugliese 
S.p.A. for making available useful data for case studies. 
 
References 
 
Aguilera P.A., Fernández A., Fernández R., Rumí R., Salmerón A., (2011), Bayesian networks in environmental modeling, 

Environmental modeling and software, 26, 1376-1388. 
Beuken R., Reinoso M., Sturm S., Kiefer J., Bondelind M., Astrom J., Lindhe A., Rosén L., Pettersson T., Machenbach I., Melin 

E., Thorsen T., Eikebrokk B., Hokstad P., Rostum J., Niewersch C., Kirchner D., Kozisek F., Weyessa Gari D., Swartz C., 
Menaia J., (2008), Identification and description of hazards for water supply systems - A catalogue of today’s hazards and 
possible future hazards. TECHNEAU D4.1.4, On line at: 
http://www.techneau.org/fileadmin/files/Publications/Publications/Deliverables/D4.1.4.pdf 

Cain J., (2001), Planning improvements in natural resources management - Guidelines for using Bayesian networks to support the 
planning and management of development programmes in the water sector and beyond, Centre for Ecology and Hydrology 
Crowmarsh Gifford, Wallingford, UK. 

Ezell B.C., (2007), Infrastructure Vulnerability Assessment Model (I-VAM), Risk Analysis, 27, 571-583. 
Hokstad P., Rostum J., Sklet S., Rosén L., Pettersson T.J.R., Lindhe A., Sturm S., Beuken R., Kirchner D., Niewersch C., (2009), 

Methods for risk analysis of drinking water systems from source to tap - Guidance report on Risk Analysis, TECHNEAU 
D4.2.4. On line at: http://www.techneau.org/fileadmin/files/Publications/Publications/Deliverables/D4.2.4.pdf 

Rosén L., Hokstad P., Lindhe A., Sklet S., Røstum J., (2007), Generic Framework and Methods for Integrated Risk Management 
in Water Safety Plans, TECHNEAU D4.1.3, On line at: 
http://www.techneau.org/fileadmin/files/Publications/Publications/Deliverables/D4.1.3.pdf 

 
 



<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /None
  /Binding /Left
  /CalGrayProfile (Dot Gain 20%)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Error
  /CompatibilityLevel 1.4
  /CompressObjects /Tags
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJobTicket false
  /DefaultRenderingIntent /Default
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /CMYK
  /DoThumbnails false
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams false
  /MaxSubsetPct 100
  /Optimize true
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo true
  /PreserveFlatness true
  /PreserveHalftoneInfo false
  /PreserveOPIComments true
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts true
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 300
  /ColorImageMinResolutionPolicy /OK
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 300
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 300
  /GrayImageMinResolutionPolicy /OK
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 300
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 1200
  /MonoImageMinResolutionPolicy /OK
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 1200
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile ()
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /CreateJDFFile false
  /Description <<

    /BGR <>
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000410064006f006200650020005000440046002065876863900275284e8e9ad88d2891cf76845370524d53705237300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef69069752865bc9ad854c18cea76845370524d5370523786557406300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /CZE <>
    /DAN <>
    /DEU <>
    /ESP <>
    /ETI <>
    /FRA <>
    /GRE <>

    /HRV (Za stvaranje Adobe PDF dokumenata najpogodnijih za visokokvalitetni ispis prije tiskanja koristite ove postavke.  Stvoreni PDF dokumenti mogu se otvoriti Acrobat i Adobe Reader 5.0 i kasnijim verzijama.)
    /HUN <>
    /ITA <>
    /JPN <FEFF9ad854c18cea306a30d730ea30d730ec30b951fa529b7528002000410064006f0062006500200050004400460020658766f8306e4f5c6210306b4f7f75283057307e305930023053306e8a2d5b9a30674f5c62103055308c305f0020005000440046002030d530a130a430eb306f3001004100630072006f0062006100740020304a30883073002000410064006f00620065002000520065006100640065007200200035002e003000204ee5964d3067958b304f30533068304c3067304d307e305930023053306e8a2d5b9a306b306f30d530a930f330c8306e57cb30818fbc307f304c5fc59808306730593002>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020ace0d488c9c80020c2dcd5d80020c778c1c4c5d00020ac00c7a50020c801d569d55c002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /LTH <>
    /LVI <>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken die zijn geoptimaliseerd voor prepress-afdrukken van hoge kwaliteit. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /POL <>
    /PTB <>
    /RUM <>
    /RUS <>
    /SKY <>
    /SLV <>
    /SUO <>
    /SVE <>
    /TUR <>
    /UKR <>
    /ENU (Use these settings to create Adobe PDF documents best suited for high-quality prepress printing.  Created PDF documents can be opened with Acrobat and Adobe Reader 5.0 and later.)
  >>
  /Namespace [
    (Adobe)
    (Common)
    (1.0)
  ]
  /OtherNamespaces [
    <<
      /AsReaderSpreads false
      /CropImagesToFrames true
      /ErrorControl /WarnAndContinue
      /FlattenerIgnoreSpreadOverrides false
      /IncludeGuidesGrids false
      /IncludeNonPrinting false
      /IncludeSlug false
      /Namespace [
        (Adobe)
        (InDesign)
        (4.0)
      ]
      /OmitPlacedBitmaps false
      /OmitPlacedEPS false
      /OmitPlacedPDF false
      /SimulateOverprint /Legacy
    >>
    <<
      /AddBleedMarks false
      /AddColorBars false
      /AddCropMarks false
      /AddPageInfo false
      /AddRegMarks false
      /ConvertColors /ConvertToCMYK
      /DestinationProfileName ()
      /DestinationProfileSelector /DocumentCMYK
      /Downsample16BitImages true
      /FlattenerPreset <<
        /PresetSelector /MediumResolution
      >>
      /FormElements false
      /GenerateStructure false
      /IncludeBookmarks false
      /IncludeHyperlinks false
      /IncludeInteractive false
      /IncludeLayers false
      /IncludeProfiles false
      /MultimediaHandling /UseObjectSettings
      /Namespace [
        (Adobe)
        (CreativeSuite)
        (2.0)
      ]
      /PDFXOutputIntentProfileSelector /DocumentCMYK
      /PreserveEditing true
      /UntaggedCMYKHandling /LeaveUntagged
      /UntaggedRGBHandling /UseDocumentProfile
      /UseDocumentBleed false
    >>
  ]
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [612.000 792.000]
>> setpagedevice


